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UNIFORM IN TIME ESTIMATES FOR THE WEAK ERROR OF THE
EULER METHOD FOR SDES AND A PATHWISE APPROACH TO
DERIVATIVE ESTIMATES FOR DIFFUSION SEMIGROUPS
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ABSTRACT. We present a criterion for uniform in time convergence of the weak error
of the Euler scheme for Stochastic Differential equations (SDEs). The criterion requires
i) exponential decay in time of the space-derivatives of the semigroup associated with
the SDE and ii) bounds on (some) moments of the Euler approximation. We show by
means of examples (and counterexamples) how both i) and ii) are needed to obtain the
desired result. If the weak error converges to zero uniformly in time, then convergence
of ergodic averages follows as well. We also show that Lyapunov-type conditions are
neither sufficient nor necessary in order for the weak error of the Euler approximation
to converge uniformly in time and clarify relations between the validity of Lyapunov
conditions, i) and ii).

Conditions for ii) to hold are studied in the literature. Here we produce sufficient con-
ditions for i) to hold. The study of derivative estimates has attracted a lot of attention,
however not many results are known in order to guarantee exponentially fast decay of the
derivatives. Exponential decay of derivatives typically follows from coercive-type condi-
tions involving the vector fields appearing in the equation and their commutators; here
we focus on the case in which such coercive-type conditions are non-uniform in space.
To the best of our knowledge, this situation is unexplored in the literature, at least on
a systematic level. To obtain results under such space-inhomogeneous conditions we ini-
tiate a pathwise approach to the study of derivative estimates for diffusion semigroups
and combine this pathwise method with the use of Large Deviation Principles.
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1. INTRODUCTION

We consider stochastic differential equations (SDEs) in RY of the form
t d t .
X, = X, +/ Vo(X,)ds + \/52/ Vi(X,)odBi(s), Xo=u, (1)

where V;, ..., V,; are smooth vector fields on RY, o denotes Stratonovich integration and
Bl(t),..., BY(t) are one dimensional independent standard Brownian motions. In the first
part of this paper we will be concerned with the study of numerical approximations for
SDEs of the form ; in particular we will produce criteria in order for the (explicit) Euler
approximation of the SDE to have weak error which converges uniformly in time. To
make these criteria easy to use in practice, in the second part of the paper we produce
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results which, while of independent interest, can be employed to check when such criteria
are satisfied.

Let us explain the main results of this paper in more detail. Let X; be the solution
of (), {Yt‘i }nen the corresponding Euler approximation with time-step 0 (see (14))) and
{Y?}1>0 a continuous-time interpolant of {Y;} (see (15)). Weak error bounds typically
studied in the literature are of the form

sup [Ep(X,)] ~ Blp(¥)]| < K(T)3 2)
te[0,T)
where ¢ is a sufficiently smooth and bounded function, see for example [16, Section 9.7].
In the simplest case K(T') is of the form K(T) = ce!, for some constant ¢ > 0. Here we
study sufficient conditions in order to guarantee the validity of weak error bounds which
are uniform in time, i.e. of the form
sup|E[p(X0)] — E[p(Y)]] < K3, (3)
where, crucially, K is independent of time (although it will depend on ¢ and on the
coefficients of the equation). Clearly, bounds of the form cannot hold in general.
Whether they hold or not will depend on both the SDE and the chosen numerical method.
As already mentioned, in this paper we consider the Euler method, but the approach we
take is general and can be extended to a wider class of methods. Note that if holds,
one does not need to adapt the time- step during the simulation to keep a given threshold
accuracy. So this line of research is in a different spirit to adaptive time-stepping methods
such as those introduced in [25,26].

Sufficient conditions in order for estimates of the type to hold are contained in
Section [3, see Theorem To explain the content of such a theorem, let us briefly
recall the definition of the Markov Semigroup {P; };>¢ acting on the space of bounded and
measurable functions f : RN — R and associated to the SDE , namely

Pif(x) = E[f(X,)|Xo = 2], =R (4)
Theorem may then be informally stated as follows: suppose the SDE (|1 is elliptic
and the coefficients Vg, Vi, , ...,V grow at most polynomially; if

i) the space-derivatives of the semigroup P; decay exponentially fast in time (precise
statement of this assumption is in Hypothesis and

ii) some moments of the Euler approximation {Y,’} of X; are uniformly bounded in

time (see Hypothesis [3.1][(d))),

then holds. Note that while Theorem assumes that the noise in (1)) is non-
degenerate, see Hypothesis @, we believe that our result is stable to relaxing this
assumption and this will be the subject of future work. Indeed, some of the examples
that we exhibit cover the degenerate noise case as well.

Sufficient conditions in order for ii) to hold are discussed for example in [28,35,36], we
will be more precise on this point in Note [3.3] So in this paper we focus on criteria in
order for i) to hold. We moreover give examples to show that i) % ii) (Example [6.4), ii)
# 1) (Example[6.7) and neither i) nor ii) by themselves imply (3)), i.e. i) % (3) (Example
and ii) # (3) (Example . Furthermore, because the uniform convergence



3

implies convergence of the ergodic averages, our criterion gives also a sufficient condition
for the latter convergence to hold, see Corollary

We also discuss the relation between i), ii) and some Lyapunov-type conditions; we
do this in detail in Note [6.5] and there we will be also more precise about the relation
between our results and results based on Lyapunov conditions that can be found in the
literature. For the time being let us just notice that in this paper we provide examples
to show that Lyapunov conditions are not sufficient in order for to hold — we do
this both in the case in which the noise in the SDE is degenerate (see Example
and when it is non-degenerate (see Example . As proven in [36, Section 3], under
some assumptions on the coefficients of the SDE, Lyapunov conditions (for example of
the type (78)) are sufficient to obtain ii) (i.e. boundedness of some moments of the
Euler approximation); however, as we have already said, they are not sufficient to obtain
. Viceversa, Lyapunov conditions are also not necessary in order to obtain uniform
approximations, see Note for clarifications.

Let us now comment more on point i). Assuming that V' is some directionﬂ along which
the semigroup P, is differentiable (so that the LHS of below makes sense), we will
give conditions in order for estimates of the following type to hold

VP, f(z)| < cu(z)e™™, Vt>0, (5)

for some constant ¢ > 0 (which depends on f), see Theorem and Theorem , and
for some appropriate positive function u to be introduced in Section [5[ below. We note in
passing that estimates of the form are more general than those required in Section ,
see , for Theorem to hold; indeed (because Theorem refers to elliptic SDEs),
in that context only derivative estimates in the coordinate directions are needed. The
bound is more general in the sense that V can be any direction and we will further
clarify the relation between and in Note .

The study of derivative estimates for Markov semigroups has a long history and it has
been tackled by using various approaches, see e.g. [1}/14,27,32,33] and references therein.
As is well-known, without any quantitative conditions on the vector fields appearing in
(1) (i-e. if only ellipticity /hypoellipticity or other regularity assumptions are made), only
the following smoothing-type estimates hold

VP f(z)] < U(I)%, for t € (0,1),

where v > 0 is an appropriate exponent which depends on the direction V', and f is
continuous and bounded, see [1,/17,22,27,132,[34], and most of the literature is devoted to
estimates of the above type. In [8] the authors introduced a sufficient condition in order
for (B]) to hold, the so-called Obtuse Angle Condition (OAC) (see Appendix[A]for a precise
statement of the results of [§]); we say that the OAC is satisfied by the vector fields V'
and Vj (where Vj is the drift of (I)) if

(V. Vo) (@) (V(2)) "€ < =M€V (@)]?,  for every o,& € RY, (6)

where the superscript 7 denotes transpose (so that e.g. &7 is a row vector). This is a
coercivity-type condition and in the above such a coercivity is required to hold uniformly

More precisely, V is a vector field on RY and, as we will recall in Section [2] there exists a canonical
identification between vector fields and first order differential operators, see @
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in space in the sense that A > 0 is a constant independent of x. In contrast, in this paper
we discuss the case in which A\ is allowed to be a continuous function of x. That is, we
consider the following condition

& (V. Vol(2) (V(@)'€ < =M@)|€"V(@)]?,  for every z,€ € RY, (7)

which we refer to as the Local Obtuse Angle Condition (LOAC). In Section [4] we give a
simple example to further explain why we name the local OAC, see comments after
equation ([37). Under no further assumptions on the function A : RN — R (neither on the
regularity nor on the sign of such a function) we show that the following holds

VP f(z)| < cE [eXp (—2 /Ot)\(Xs)ds)} 2 , (8)

for some constant ¢ > 0. In order to obtain estimates of the form under the local
condition ([7)), we need to gain detailed control over the paths of the diffusion X; for this
reason we initiate in this paper a pathwise version of the Bakry-Emery approach [1] to
the study of derivative estimates for Markov semigroups. This is the content of Section
M Clearly, if A(z) > X\¢ > 0 for some constant Ao then (5)) (with u(z) constant) follows
from . If A(z) > 0 is just positive, i.e. if it is not uniformly bounded from below by
a positive constant, or even negative for some z € RV one can still obtain from .
This is what we show in Section 5} Roughly speaking, in Section [5] we show that if there
exists a set F' such that A\(x) > Ay > 0 for every x € F' and the processs spends enough
time in such a set, then one can still obtain from . In order to obtain such results
we make use of Large Deviation principles; in particular, we use (and generalise) some
estimates on functionals of the occupation measure which have been obtained by Donsker
and Varadhan in [10]- [13]. This provides a link between the study of derivative estimates
for Markov Semigroups and Large Deviations theory and allows one to give an explicit
characterization of the function u(x) appearing in ().

This paper is organised as follows. In Section [2| we set out the standing notation for the
rest of the paper; Section [3| contains the main criterion, Theorem [3.2] in order for uniform
in time bounds on the weak error of the Euler scheme to hold. Section |4| presents the
pathwise approach developed to obtain estimates of the type from the non-uniform
coercivity condition . This pathwise approach is, to the best of our knowledge, new
and inspired by the Bakry-Emery approach [1]; we explain in Note the reason why,
under non-uniform coercivity conditions, classical Bakry-type semigroup techniques can
no longer be used. To present the main ideas without cumbersome notations, all the
results of Section [4] are presented in one dimension first, and then extended to SDEs in
RY: in the latter case we impose some extra assumptions on the commutators between
the vector fields appearing in the SDE ({1)) - in short, we assume a commutator structure
which is similar to the one assumed in the Hypocoercivity Theory [37]. Full extensions
to RY (i.e. extensions that require less assumptions on the commutator structure) are
lengthy and significantly more technical, and they will be the tackled in [9]. In Section
we explain how to obtain exponential decay estimates of the form once estimates of the
type have been derived by using the results of Section . The results of Section 5| are
completely dimension-independent, so they are presented straight away in R". Note that
while the results of Section [3| hold for elliptic diffusions, no such ellipticity assumption is
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enforced in subsequent sections and the results of Section [4] and Section [5] hold for any
hypoelliptic or even UFG diffusion (for the definition of UFG diffusion please see Appendix
. Section @ contains several examples and counterexamples to illustrate cases where the
results developed in this paper apply. Finally, Appendix [A] contains some background
notions, for the readers’ convenience, while Appendix B contains auxiliary proofs.

2. NOTATION AND PRELIMINARIES

Given a vector field V = V(z) on RY, V = (V(z),V3(z), ..., V¥ (x)) x € RV, we refer
to the functions {V7(z)}1<j<n as the components or coefficients of the vector field. We
say that a vector field is smooth or that it is C* if all the components VI (z), j = 1,..., N,
are C'*° functions. As a standing assumption, throughout the paper we only consider
vector fields which are smooth. We do not repeat this assumption in all the statements.
We can interpret V both as a vector-valued function on R¥ and as a first order differential
operator on R, through the canonical identification

V=), V3(x),....V¥(x) or ve:E:vﬁ@»@, zeRY, 8, =0,. (9)

We will use this identification throughout and we will not use different notations to
distinguish the vector field from the differential operator, but will make comments when
confusion may arise. Throughout this paper we shall denote by 9;V7 the i-th derivative
of the j-th component of V; if N = 1 then we will write the first (second, respectively)
derivative of the coefficient as V'(x) (V" (z), respectively). We shall use the notation V(™
to denote the n-th order differential operator obtained by iterating V' n times, that is

VO f(x)= ...V f)(x).
n times
If f(t,x) is a function of time and space, as customary 9, f(t,z) and 0, f(t, ), respec-
tively, denote the time derivative and the derivative in the space-coordinate direction z°,

respectively. Given two differential operators V' and W, the commutator between V' and
W is defined as

V,W]:=VW - WV,

and it is a first order differential operator. Equivalently, when we view V and W as vector
fields we may define the commutator of V' and W as

oW (x) oV (x)
V,W)(z) := e V(z) — e W(z).
Here IW@) (0V() : . . . .
ere == (=5, respectively) denotes the Jacobian matrix of W (V, respectively), i.e.
the ij-th entry of the matrix avg—m(m) is

When considering the SDE , we will often want to emphasize the dependence of the

)

solution on the initial datum; to this end we will use the notation Xt(x . To be more
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explicit, we denote by Xt(x) the solution to the following SDE in Stratonovich form,

dX = Vo(X™dt + \/_ZV XN odBi, X" =zeRV, (10)

i=1

where the drift and diffusion coefficients are smooth and such that there is a pathwise
unique strong solution to . We may write in Ito form as

d
dX(" = Uo(X;")dt + V2 ) Vi(X;")dBj, Xg” =z e RN, (11)

where U denotes the drift term in the corresponding It6 form, i.e.

d

Ui(z) +ZZW 2)0; Vi (x (12)

k=1 j=1
For the sake of clarity we emphasize again that in and (as well as in )
BL(t),,...,, B4t) are one-dimensional independent Brownian motions. We denote by £

the generator of the SDE, i.e. the second order differential operator defined on suitably
smooth functions f: RY — R as

Lf(x) = Vof(s +Zv (z) = 3_ Us(@)dif( D+ 3 ViV 00, 0),

i,7=1

and by L, the operator obtained from the one defined above by “freezing” the value of
the coefficients to v; that is,

(L)) = Z )+ Z Vi (0) Vi (0)(9:0;.f)(y)- (13)

7,7=1
We shall also use the following function spaces:

o Cy(RY) is the set of all continuous and bounded functions f : RY — R, endowed
with the supremum norm

[flloe == sup [f(x)].

z€RN

e C7'(RY) is the space of n-times differentiable and bounded functions f : RY — R
with bounded derivatives (of order up to n), endowed with the norm

ey = Y10 - 08 fllee,

where the sum is over indices a;’s such that 35 ai < n and a; € {0,...,n} for

every j. The space of all infinitely differentiable functions with bounded derivatives
of all orders will be denoted by C°(RY).

Finally, unless otherwise stated, all the vectors in R" are assumed to be column vectors;
so, for any € € RV, ¢T is a row vector.



3. UNIFORM IN TIME CONVERGENCE OF THE EULER SCHEME

Let {Y;° },en be the (explicit) Euler approximation with time-step & of the SDE (1)),
that is

Y

tn+1

=Y +U0(Y55+f2vk (Y))ABf, Y9=u, (14)
k=1
where t, = nd and AB,, = B,,,, — By,. Define {Y};>0 to be the continuous-time
interpolant of {Y;’ },en, i.e.

dyy UO(Yt()dtJrZVk Y2 )ABE, by = ti for t € [ti,tia), (15)

Yy = .

The Brownian motions appearing in (14)) and in (15 are the same as the one in .
Note that the continuous-time process Y}’ and the discrete time process Y, coincide at
the points t,, of the mesh (hence the reason why we denote both of them by Y without
risk of confusion).

The main result of this section is Theorem which gives sufficient conditions under
which the Euler scheme weakly approximates the underlying SDE uniformly in time.
The full set of assumptions under which Theorem holds is Hypothesis below.
Immediately after stating Theorem [3.2] we make several comments on Hypothesis
and we give a list of cases under which such assumptions are indeed satisfied (see Note
, Note and Corollary. The requirement on the derivatives of the semigroup
is then studied in Sections 4] and [l

Hypothesis 3.1. (a) For every x € RV there is a pathwise unique strong solution

{X }t>0 to the SDE and the vector fields Vi, ..., Vy satisfy a uniform ellip-
ticity condition, i.e. there exists some v > 0 such that

ZlSTV W >vl€)?,  forall &,z € RY.

(b) The vector fields Uy, Vi, ..., Vy are smooth; both the vector fields themselves and
their first and second order derivatives have at most polynomial growth. That is,
there exist some constants Ky, Ko, K3,p,q,q > 0 such that

U ( |+Z|vk )| < Ki(1+ |z]P),

d N

N
Z|aiU0 |+ZZ|8Vk )| < Kao(1+ |2]7),

k=1 i=1

d
Z!%Uo !+Z Z\%Vk )| < Ks(1+[a]?).
1 j=1

i= k=1 =1 j=1
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(c) There exist a constant g > 0 and a positive function u : RN — R such that for
all f € CHRYN) we have
4 d

> Y WP < @)l (10

(d) Let v := max{p + ¢,2p} and ¢ = max{p + ¢,p + q,2q,2p}. The function u
appearing in s such that the following bounds hold:

Ky = supE [[(1+ Y2 17) (1+ [Y7]) u(¥])] < o, (17)
s>0 -

Ky = supB [ (L4 Y2 1) (1+ V) u(Y?)] < oo, (18)
s>0 L °

Ko = supE [(1+ \ni(s)|4p)u<1g6)] < 0. (19)
s>0 -

Theorem 3.2. Let Hypothesis[3.1 hold. Then the weak error of the Euler approzimation
{Y}i>0 of the SDE converges to 0, uniformly in time, as 6 — 0; that is, there exists
some constant K depending only on A\, K1, ..., Kg,d and N (but not on t) such that for
all o € C2(RY) and § > 0 we have

sup[E[p(X)] — Elp(Y)l < Kdlllles. (20)

If holds then we say that the weak error of the Euler approximation converges to
zero uniformly in time and the convergence is of order §. Before proving Theorem we
make several comments on the statement of the theorem.

Note 3.3. Some comments on the above result.

e Conditions are given in |28, Corollary 7.5], [36, Theorem 2|, under which the
moment bounds — do hold, so in this paper we rather focus on the study
of conditions under which holds, see Section [4| and Section . We emphasize
that such moment bounds are required to hold for the Euler approximation, not
for the SDE itself. And on this matter we recall that the even if the SDE has
moments of all orders, all of them bounded uniformly in time, this does not imply
that the moments of the numerical approximation will enjoy the same property,
see |28, Lemma 6.3]. In Example [3.7] we show how to use |28, Corollary 7.5] in our
context.

e Hypothesis does not imply Hypothesis @ and moreover Hypothesis
alone is not sufficient for to hold; indeed in Examplevve exhibit a simple
two-dimensional SDE for which Hypothesis does hold but the (fourth)
moments of the corresponding Euler approximation do not satisfy Hypothesis
@ and does not hold. We also note that the SDE of Example [6.4] does satisfy
the OAC (which, as we have recalled in the introduction, implies exponential decay
of the derivatives, see Appendix|A|for details); however, as Example shows, the
OAC implies neither tightness of the process itself nor of its Euler approximation
- in particular it does not imply the bounds ((17)) of Hypothesis (d)|

e Hypothesis [3.1][(d)] does not imply Hypothesis|(c)] and Hypothesis (d)| alone is
not sufficient to conclude (20)), see Example [6.7]
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e Note that whether Hypothesis @ holds or not may depend on the initial datum
x of the SDE and on the chosen step size, see Note on this. Comments

on the relation between Hypothesis [3.1] and Lyapunov-type conditions can also be
found in Note [6.5] O

Note 3.4. Here we point out some cases in which Hypothesis simplifies.
e If the vector fields Uy, V4, ..., V; are bounded and have bounded derivatives of all
orders then p = ¢ = ¢’ = 0 in Hypothesis @, and Hypothesis @ simplifies
to requiring that holds for a function u such that

supE [u(¥)] < oc. (21)

For concrete examples that fall within this case and for which the function wu(x)
can be explicitly constructed see Corollary and Example
e Assume the SDE is elliptic and has a unique strong solution. If the vector
fields Uy, V1, ,...,Vy grow at most linearly and have bounded derivatives of all
orders then Hypothesis [3.1][(b)] holds with p = 1,¢ = 0,¢' = 0. In [8] and [2] it is
shown that if the OAC is satisfied by appropriate vector fields (see [2, Section 3.1]
and Appendix |A| for details of precise statement) then the bound (16| holds with
u(x) = constant. Therefore in this case checking that Hypothesis [(d)] holds
reduces to verifying the following:
sup E[|7|'] < oo, (22)

t>0

Example gives a class of SDEs that fall within this case.
Before proving Theorem [3.2| we state and prove the following standard auxiliary lemma.

Lemma 3.5. If f € C?(R x RY) then, for any t > 0 we have

f@%ﬁ=ﬂ&%ﬁ+/ﬂ@ﬂsy%+c

0

+WZZ/ Vi(Y? )0if (s, Y)dBE.

k=1 i=1

)f(sa Yj) ds
n(s)

Proof of Lemma[3.5. Fix f € C*(R x RY) and ¢ > 0 and let n € N to be such that
t € [tn,tny1). Then, using that Y;° solves the SDE (5] (15)), by Ito’s formula we have

.WJﬂZﬂmﬁb+/@st“+ZF%tmaﬁQYﬁ

[2)@mwm”mwmﬂm+ﬁzz/ntww@mwf

ng,7=1 k=1 i=1

f(tn, YY) +/ (5,Y?) + Ly, ) f(s,Ys‘s)ds

d
+\/§ZZ/ VEI(Y? )i f(s,Y?)dBE,

k=1 i=1
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where in the second equality we have used . Then by using telescoping sums we have

n—1

f(ta Y;é) = f(ta Y;fé) - f(tn7 thi) + Z[f(thrla Y;iﬂ_l) - f(tma Y{fil)] + f(()?YE)(S)

m=0

)f(sv szé)ds
n(s)

- )+ | (O YI) + Ly

d N

+\/§ZZ/ Vi, (s, YO)dB"

k=1 i=1

O

Proof of Theorem[3.3. Fix § > 0,t > 0, € C°(RY). By applying It6’s formula in the
variable s to (Pi—sp)(Xs ($)) (where the semigroup P; has been introduced in (4))), we have

(Pi—so)(Xs) = (Pep)(z /3 (Pi—rip) (X )dr

+/0 L(Pr-rp)(X, dr+fZZ/SVk Oi(Prrip) (X, )dB;

Because 0,.(Pi—r¢)(X,) = —L(Pi—rp)(X,), one gets

(Prso) (X:) = (Prg)(a +WZZ/% O(Pryo)(X)dBY . (23)

k=1 =1
On the other hand, by applying Lemma [3.5| with f(s,y) = Pi_sp(y), we get

(Pios0) (YY) = (Peg) (x +Z/ Vi(Y? )0(Piyip) (Y, )dB)

s [ s PV = [ s (P (2)
0 T 0

Evaluating and at s = t, taking expectation and then the difference between
the two equations, we obtain

t
Bo() ~ Eplr) = [ (Lo~ Loy ) (Berp) (V) (25)
0 n(r
We can now decompose as follows:
Ep(X,) —Ep(Yy) = I + I, (26)

where

E/ < (Y;8) Pt TQO) (Y;,é) — (ﬁ(y&( Pt_TQO) (Y;Z(ﬂ)) dT,
0 n T‘

E/ <( Wl(r))Pt_T(p) (Yti(’“)) - (ﬁ(Ytim)Pt_M) (Yf)) o
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To study the first addend, i.e. the term I, we fix u > 0 then we apply Lemma [3.5]to the
time-independent function f(y) = L) (Pu—re)(y), obtaining

t
h=E/(amwzwmﬂ—a >ﬂ”wtu)w— //ﬁc o EPu ) (YD) dsdr
O n T

By setting u = t we have

// v (EP) (VY dsdr

n( )

We can control the right hand side of the above using Hypothesis [3.1][(b)} indeed

n(r

t
= & [ (LonPrs)() - Loy Perelh?,) ) dr

t r
<E / / Ly ))<£7>t_r¢)(Yj)|dsdr
n(r) n(r

<IE// S 2 BLP ) (V)]

tn(r) =1
+ Z ZWk tnm)v’ﬂ]( tn(r))@iaﬁ'ﬁpt—?"@)()@éﬂdeT
1 ij=1
N
<m//§3ﬂﬁ>3”%WWIZZWW%%mwmmwmm
() i=1 —1ij—1

where K is a positive constant which depends on K; and Ks. Let us start by analysing
the first addend on the right hand side of the above:

/ / Z (1+ |Yt6( N(OLP- 20) (Y2 |dsdr

tn(r) i=1

N

<Eﬁ// Z1+\Y5>p (ZUg am”ngka YV () 040 77”90>(Yj)
/=1 k=1 ¢,m=1

tn(r) i=1

dsdr

N N
<E// Y2, MDY <|a Us (YD) 0P (YD) + (U (Y)0: tPirip (YY)
n('r)

=1 (=1

+QZZ|6 VIV (Y2)OpmPrrip(Y? |+ZZ|Vk YOV (Y 0;00mPrrip (Y )|>dsdr

k=1m=1 k=1m=1
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Now we use Hypothesis to estimate each of these terms.

B[ [ S0 POLP ) (v s
bn(r) =1
, N
<kE [ [ @i ) S (0 0P+ 0 P 0P )
0 tn('r) i,m,l=1

+ (14 Y PP)|0:0m Prerip (Y )|)dsdr

t pr
< Klielog [ [ B [0 V)0 V174 (1 )0 V210 4 [V e s
t

(r)
< Kllgllc;o.

Here we have used estimate (17) and the fact that r — ¢,,) < J to obtain the final
inequality. In the above K is a generic positive constant, the value of which changes line
by line and only depends on Ki,..., K4, A, d, N but does not depend on ¢t. Similarly by
using estimate we obtain

/ | ST (L ¥ [0y EPie) (Vs < Kl

tn(r) 4 =1
Putting everything together, one obtains
11| < K6l g0 (27)
Now consider the term Is; similarly to what we have done before, we use Lemma
applied to the function f(y) = Ly, )Pu +¢(y) and calculate the resulting expression
when u = t. We then have

t
=[5 [ (Lo, ) Per)02,) ~ £

"(T n('r

VPrrp(Y; )) dr

(r)

= // 2, E(Yé (Pt—rsf?)(yj)der

7L<T

”(7)12 1 1,5,0=1
+ Z Z ViR VIS VLY VYD )8ss0mPorip (Y )dsdr
3,5,,m=1k,q=1
N
i [ [ S Y 0PV + 3 (L4 VP )10y P (V)
"("")zé 1 1,7,0=1

N
S S WY )0 PV sl

i,j,6;m=1 k,q=1

- // ZUO tn(r) )UO(Yt ())315(73,5 r‘P)(Y(S +QZU0 ¢ ())Vk(Yt ())V](Yt ())awept rp(Y

')
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Now we use estimate ) to obtain

|| < Kng||C4/ / 1 + \Y;i(r)]‘lp)u(Y.f)} dse M qr < KcSHgoHCg ) (28)

n(r)
To get the final inequality we have used . The proof is concluded by combining ,
and (26). O

Corollary 3.6. Suppose the coefficients of the SDE (1)) satisfy Hypothesis . If the
solution X; of the SDE 15 ergodic with invariant measure [ i.e.

¢ Eleas = [ paduta)
1

;/OtE[ (V2] ds—/RN p(@)du(x)

for every function p € Cg°, where Y has been defined in .

— 0 ast— oo, (29)

then

— 0 ast— 00,6 =0, (30)

Proof of Corollary[3.6. Note that if X; admits an invariant measure, then such an invari-
ant measure is unique by ellipticity so the initial datum x of the SDE doesn’t play a role
in what follows. Using Theorem [3.2] we have

1

el as- [ e
< 7 [ [Bor?) ~Botx,) | ds + e o)~ [ o).

The first addend on the RHS tends to zero thanks to , the second one by assumption.
O

Example 3.7. Consider the one-dimensional SDE
dX, = b(X,)dt + v/2dB,. (31)

With the notation set so far, for this example we have Vy = Uy = b(x)9d, and V; = 0,.
Here b : R — R is a smooth function with bounded derivatives of all orders (but b(x)
itself is not assumed to be bounded). Suppose also that

b < =M\, for some Ay > 0. (32)

The process obviously satisfies Hypothesis @ By Lemma m Hypothesis [3.1{|(c)]
holds with u(z) = constant. NOW as in Note 3 if (22)) holds then Hypothes&s 3.1 [@] is

satisfied as well. To verify that (22)) is satlsﬁed we can integrate (32|) and find that
yb(y) < yb(0) — Aoy*. (33)
It is shown in [28, Corollary 7.5] that if b is smooth, globally Lipschitz and satisfies

then for sufficiently small § > 0 there is a unique invariant measure 7° for the numerical
approximation Y;?. Moreover for each ¢ > 1 there exist constants C = C({,4),\ =

A(¢,6) > 0 such that for all functions g such that g(z) < C(1 + |2|*) we have

\E[gmi)] - [ somtia)| <

C(l + ’x‘%)emeS’
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where x is the initial datum of the SDE (and of the Euler approximation). In particular,
by taking g(z) = 2* (i.e. £ = 2) we see that is satisfied and we may apply Theorem
to find that the weak error of the Euler scheme converges to zero uniformly in time.[]

Corollary 3.8. Consider the SDE and assume that b is a smooth function with
bounded derivatives of all orders. Moreover assume either one of the following:

(i) There exists some constant Ao > 0 with b/'(y) < —Xo for all y € R;
(i1) The function b is bounded, —2V'(y) — Z(y) > 2X\g for all y € R, sign(x)b(x) < 0
for z sufficiently large and E[u(Y )] is bounded independently of n, where

u(y) = cosh(ay),
E(y) = o’ + ab(y) tanh(ay),

for some a > 0.

Then Hypothesis holds and by Theorem[3.9 the weak error of the Euler approzimation
of converges to zero uniformly in time.

Proof of Corollary[3.8 If we assume [(i)| holds then the result follows from Example .
On the other hand, if we assume holds then by Theorem it is sufficient to check
Hypothesis and@hold. Hypothesis will follow from Theorem , Theorem
(.8  and Lemma [B.6] In particular, Theorem can be applied after observing that the
LOAC with Vy = b(2)0, and V; = V = 0, holds for this example once we take
Ax) = —V/(x). Theorem [5.8| can be instead applied thanks to Lemma [B.6] By Note [3.4]

Hypothesis @ reduces to , which holds by assumption . 0

4. A PATHWISE APPROACH TO DERIVATIVE ESTIMATES FOR MARKOV SEMIGROUPS

In this section and the next we study derivative estimates for Markov semigroups, i.e.
we study sufficient conditions in order for bounds of the type to hold. To be more
precise, in this section we find conditions in order for to hold, in Section [5| we will
give criteria to obtain from . We will consider SDEs of the form and, in order
to explain ideas in a simple setting, we first consider the one-dimensional case N = 1
(Theorem and then generalise results to the case N > 1 (Theorem [1.11)). If N =1
then, Lemma [B.2] shows that without loss of generality we may assume that d = 1 as well
and consider one-dimensional SDEs of the form

IX® = Vo(XP) + VI(XP) 0 dB,, X =z eR. (34)

Note 4.1. Let us make some remarks on the relation between and and on the
setting of this section and the next.

e In Hypothesis we require derivatives in the coordinate directions to decay
exponentially fast, see (16)). This is due to the fact that in Section 3| we were
working in the setting in which the SDE at hand is elliptic. From this section on
all the results we obtain are completely general in this respect and do not require
any ellipticity to hold. We therefore study derivatives along more general vector
fields. If in (9)) one takes V(x) = 0, then becomes just (almost, see next
bullet point).
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e We shall concentrate on estimates for first order derivatives however similar ar-
guments could be applied to higher order derivatives as shall be demonstrated in
Lemma for a class of examples.

e As we have already said, in this section we first consider the case N = 1 and then
move on to the general case N > 1. When N = 1, (under our assumptions) it
suffices to study derivative estimates in the direction V;. Let us explain why this
is the case. Suppose first that is uniformly elliptic. We recall (see Lemma
, that any one-dimensional uniformly elliptic SDE of the form can be
transformed into a (one-dimensional) SDE with additive noise (i.e into an SDE
of the form (B.F])). After such a transformation the differential operator V; is
therefore just the derivative in the coordinate direction, V; = 0,. Hence, in the
elliptic case, one can always recover derivative estimates in the coordinate direction
0, from derivative estimates in the direction V;. If the one-dimensional SDE ([34])
is not uniformly elliptic it is not in general true that it suffices to study derivatives
in the direction Vi. However, if N =1 (hence one can take d = 1 as well) and we
impose the LOAC , it is indeed the case that it suffices to study the derivatives
of the semigroup P, generated by just in the direction Vj; we prove this fact
in Lemma [B.5

O

While we do not assume any particular growth condition on the vector fields Vg, V4, the
case we really have in mind in developing this section and the next is the one in which
the coefficients of the SDE are bounded. To explain why, in a way, this case is harder
than the one in which one has some growth of the coefficients, let us start by recalling
that in [8] the authors proved that, under the OAC (6], the estimate follows with
u(x) = constant (precise statement in Appendix [A]); however, as we show in Lemma [B.1]
roughly speaking, the OAC implies unboundedness of the coefficients of the SDE. On the
other hand, one does expect that exponential decay of derivatives of the semigroup may
hold even if the coefficients of the SDE are bounded. To illustrate why this is the case on
a (relatively) simple example, start by considering the one-dimensional ODE

d X xX
26— aretan(€l”), &= )

This ODE has a single equilibrium at £ = 0 and such an equilibrium is stable. Moreover,
for any z € R, we have []

B.(E) < exp (— ’f ) | (36)

1+ 22

Differentiating with respect to x gives
1
L+ (€72

) t 1
amf(l) = exp 7/ ——ds|.
' 0 1+ (£{7)2

Finally, since £ converges monotonically towards zero we have (£{*)2 < 22 and hence follows.

d xT x
a6 =~ 0:61".

We can solve this to find
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Motivated by this analogy we shall consider the SDE
dX" = — arctan(X\")dt + V2dB,. (37)

In Example and Example we will show that does hold for the above SDE
(and moreover that the Euler method does weakly approximate uniformly in time).
Although this example does not satisfy the OAC @, one can easily verify that for each
R > 0 and f sufficiently smooth we have
1
Vi, Vi Vi < —
(Vi VoA (@) (ViH)@) < =17
That is, the OAC is locally satisfied for = € [— R, R]; this motivates us to introduce local
versions of the OAC.

Note 4.2. We note in passing that the solution of has uniformly in time bounded
exponential moments, i.e.

|(Vif)(x)|?, for every x € [—-R, R).

sup E[e¥?1] < 00, Vz €R,
>0

see Lemma [B.7 So, overall, on any fixed interval we have a version of the Obtuse Angle
Condition and the probability of the process leaving an interval is exponentially small (for
each R > 0 the probability X; ¢ [—R, R] is bounded by Ce™® by Markov’s inequality). [J

Because of the local nature of , in this section we shall develop a pathwise approach
to obtaining exponential decay of the derivative in direction V; of the semigroup under
the condition ([7)).

We now move on to proving that if the LOAC is satisfied with V' = Vi, namely if

Vi, Vol (2)Vi () < =A(z)[Vi(a) P, (38)

then, for every t > 0,z € R, f € Dy, (R), one has

VP ) < exp (-2 tA()@Em))dr)]é Vil (39)

where P; is the semigroup generated by and Dy, (R) denotes the set of all smooth
functions f such that ||V] f]|« is finite.

We denote by J, = J¥ = 2 X" the derivative of X\* with respect to z; this (one

ox
dimensional process) exists by |18, Theorem 7.3] and can be viewed as the solution of
dJF = VI XN JEdt + V2V (XTI odB,, JE=1. (40)

With this notation in place, we write derivatives of the semigroup in terms of derivatives

of the process X",

Lemma 4.3. Let P; be the semigroup generated by the SDE and assume that the
LOAC is satisfied by the vector fields in with a function A(z) such that \(x) >
—k for every x € R, for some k € R (note that k need not be negative). Then

ViP.f(x) = E[f' (X)) Vi ()] (41)

for every x € R and f € Dy, (R). For clarity we emphasize that here f’(Xt(x)) denotes the
deriwative of f evaluated at Xt(x).
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Proof. Fix f € Dy, (R) and fix some initial condition = € R; then, by the chain rule, we
have

V(X)) = Vi) f/ (7).
Now we can take expectations to obtain

E[Vi(/(X)] =B Vi) f/(X()] (42)

At the end of the proof of Theorem [£.4] we justify swapping the expectation and the
derivative on the left hand side of the above equality. After doing so we have (41)). 0

Let us introduce the two parameter random process {I's t}OSsSta defined as follows:

T, = (XN 1V(X(””)

The significance of the process I's; will be more clear in view of .
For the time being notice that by we have

(X IV ()

VP <E | | ~zrod

and moreover, (using that f belongs to Dy, (R)) we may estimate I';; by

v = VA XT)P < VS %
Hence to prove it is sufficient to prove the following inequality

E[To,] <E [exp <—2 /0 t )\(Xs(x))ds) Pt,t] : (43)

Before proving , we shall introduce some more notation. For each w € Q,s <t we
may define the random flow map ®,;, : R — R by

@St(x) =X t>s5>0

Here X ) denotes the solution to given that X %) — 2. Tt is shown in [18] that for
almost all w € €, O, is a well—deﬁned diffeomorphism from R to R and we shall denote

by Js: the derivative <I>’S7t(X§x)). By differentiating the identity X = ®,,(X{”) with
respect to x, we have J; = @;’t(ng))Js and hence

Jst—q);t(X ) JtJ L
Analogously, if fuu() := f(2a(), then For(XE7) 1= f(@,(XE7)), s0 that f1,(XS") =
(X, )Jt 1 and we may write
2
oo = Vifoe X[ (44)

Theorem 4.4. Assume the SDE has a unique strong solution for every initial datum
x € R and suppose that the Local Obtuse Angle Condition is satisfied by the vector
fields appearing in with A\ = A(x) a continuous function such that \(x) > —k for
every x € R and some k € R. Then holds.

Note 4.5. Some clarifications on the statement of the above theorem.
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e Because the initial profile f(z) is assumed to be smooth and the coefficients of the
equation are smooth as well, the derivative VP, f always makes sense. Corollary
below deals with the case in which f is not smooth but just continuous and
bounded.

e As we have already explained, we will require further conditions to ensure that
the right hand side of decays exponentially. We will give conditions under
which the right hand side of (39) decays exponentially in Section

e Theorem (and Theorem |4.11)) give sufficient conditions to estimate the deriva-
tives of diffusion semigroups. As we have already mentioned, the techniques of
this section, and in particular the proof of such theorems, rely on a “pathwise”
approach. Such an approach is “pathwise” in the sense that it is crucial here that
one waits to take expectations until the latest possible moment.

O

Proof of Theorem[].4 We will use [31, Equation (2.63)] which, in our notation and setting
can be written as

d(J7V(X)) = 7 Vo, VIX)dt + V207 Vi, VI(XE) 0 dB,, (45)

where V : R — R is any smooth vector field. By taking V' = V; in (45)), we obtain

2

d (JTAXS)) = 2 Ve, IR (.

Integrating from 0 to s and multiplying both sides by f (Xt(x))QJt2 one gets

(XTI V(X =
FX) I Vi(Xe)

2
P IVa(@)]

* 2/ FXEN T Vo, VI (XN (X )T LT (XY
0

Now we may apply and obtain

> | (X)) Vi (2)

+2/ X @)
0

‘ 2

FXEN LT V(X )

‘ 2

@y -1 @n |
f(Xt )Jt‘]'r ‘/1<X7” ) dr.

We can rewrite this in terms of I'y; as

Do >To+2 / MX N, dr,
0

That is,

exp (—2 /O s(/\(X,(,“)))dr) Ty > Ty (46)

Taking expectations and setting s = ¢ one obtains . It remains to justify that we may
swap the expectation and the derivative on the left hand side of . This follows from
the dominated convergence theorem provided we have that

SuplVA(f(X;7))
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is bounded by a constant which may depend on t. By setting s =t in we have

t
VXN = T < e (=2 [ Gy ) T
0
We may bound the right hand side using —\(z) < x and T, < ||[V; f||?, this gives
VI(FX)IP =T < Vif
This concludes the proof. 0]

We now state a simple consequence of Theorem [4.4] Corollary [£.6] We then give some
simple examples to which Theorem [4.4] can be applied. Before stating Corollary we
observe that holds for smooth functions only. Corollary allows one to state an
analogous result for functions f which are only continuous and bounded. We start by
recalling a well-known short-time smoothing result: for any compact set K there is a
constant ¢ = ¢(K) such that

c(K)
t

Using the above and the semigroup property, by the same argument as in [8, Note 3.2],
we obtain what follows. Such smoothing estimates hold under very general assumptions
on the coefficients of the SDE, for example they do hold under the UFG condition, see
Definition and [34] for an account on the matter (note that UFG processes include
both elliptic and uniformly hypoelliptic processes).

Corollary 4.6. Consider the SDE and assume that the LOAC and the smoothing
property hold. Then, for any to > 0 and compact set K we can find a constant ¢, k
such that

ViPuf ()] <

[flleo: € Co(R),t € (0,1]. (47)

t—to 3
VAP f(x)] < ik E {exp <—2/ A(Xﬁﬂ)drﬂ 1 fllso, Vz € K, f e Cy(RY),t > t,.
0

The examples below illustrate the situation in which the OAC @ does not hold but
the LOAC does.

Example 4.7. Consider the SDE
dX, = — arctan(X;)dt + V2dW,. (48)

In this case N = d =1 and we have Vj(z) = —arctan(x), Vi(z) = 1. Then the LOAC

is satisfied with
Vi, Vol(z)Vi(z) 1

MNz) = — = :
In Figure [1]is a plot of Vj and A. Notice that because \(x) converges to 0 as z tends to
+00 the Obtuse Angle Condition () does not hold. By Theorem we have

¢ 1 3
exp <—2/0 mm”)] 102 f [ 00- (49)

We will continue investigating this SDE in Example where we will show that the weak
error of the Euler approximation of converges to zero uniformly in time. 0J

|0:Puf ()| < E
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— -arctan(x)

A

FIGURE 1. A plot of b(z) and A\(z) for the SDE (8.

Example 4.8. Consider the one-dimensional SDE
dX, = —sin(X;)dt + V2 cos(X,) o dB,. (50)

In this case we have Vy(x) = —sin(z)0d,, Vi(x) = cos(z)0d,, so that [Vi, Vo] = —0, and the
LOAC is satisfied with
1
Azx) = :
(@) cos(z)

Here the OAC () is not satisfied (with V = V;), indeed X is negative for x € (7/2,3m/2)
and not defined for x = km + 7/2 for any k € Z. We also have that A(z) > 1 for
x € (—m/2,7/2). On the other hand, if z € (—x/2,7/2) then X\") € (—x/2,7/2) (this
can be seen directly from the SDE or see |2, Excursus 4.5]). Therefore by Theorem
4.4 we have

< et T
0

Note 4.9. To simplify the discussion, in this note we still consider the simple setting of
equation , i.e. we take (10)) with d = N = 1. In [8] a Bakry-Emery type technique is
used to prove that the OAC (6 (with V' = V;) implies estimates of the form (again
with V' = V}). The argument used there (and in related literature) is a Gronwall-type
argument and it fails if A = A(z), i.e. if holds in place of @ To explain why this
is the case, we briefly recap the backbone of the argument used in [8] (and in related
literature, see e.g. [1}/14,/17]): let

L(f) = Vif(z)]*

(Note that the above function I'(f) is the analogous of our I'y; in Theorem {4.4]). The aim
is to show the following inequality:

OsPi—sI'(Ps f (x)) < =API'(Ps f (). (51)
Indeed, if the above holds, then the Gronwall lemma gives

P L(Psf(z)) < e *PI(f(z))
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and the desired exponential decay of the derivative of the semigroup in the direction V;
is obtained by just calculating the above in s = ¢t. In order to obtain it is sufficient
to prove (see [§]) the following inequality

(O = LT (Puf(x)) < =AL(Puf (). (52)

To prove the above the OAC was employed. In the case when A = A(z) we can follow the
same argument and this time we obtain

(0 = LT (P f(z)) < =A(@)L(Pef(2)).
However instead of this implies
aspt—sF(Psf) S _,Pt—s<)‘(x)r(7jsf(x)))

Clearly, if A(z) is uniformly bounded below, then one can use the previous argument
again. If this is not the case then the Gronwall argument is no longer applicable. U

Lemma 4.10. Consider the SDE ; then holds for the semigroup generated by the
process (31)) provided the drift b(z) has bounded second, third, and fourth order derivatives,
b'(x) <0 and there is a positive constant C > 0 such that

E [exp ( /0 t b'(Xy))ds)] < u(z)e " (53)

for some positive function u: R — R.

The proof of this lemma can be found in Appendix [B]

We now extend the results of Theorem to the higher dimensional setting, so from
now on we consider the SDE (10)) with N > 1,d > 1. Fix some direction V' in which the
semigroup P, generated by s differentiable, i.e. such that VP, f makes sense for all
f € Dy(RY) (here Dy (RY) denotes the set of all C*—functions f such that ||V f|| is
finite). In this situation we prove that if the LOAC is satisfied and [V, V}] = 0 for all
k€ {l,...,d} then for every t > 0,z € R, f € Dy(R") we have

VP <E e (-2 [ tA(Xﬁf))dr)]é IVl (54

Theorem 4.11. Let P; be the semigroup associated with the SDE and let V' be a
vector field along which Py is differentiable. Assume that [V,Vi] =0 for all k € {1,...,d}
(where Vi, ..., Vy are the fields appearing in ) and suppose that the Local Obtuse Angle
Condition is satisfied by V' and Vo with A a continuous function such that \(x) > —k
for every x € R and some kK € R. Then holds.

5. ESTIMATES FOR FUNCTIONALS OF THE OCCUPATION MEASURE

In Section 4| we gave conditions under which the estimate holds. To obtain ex-
ponential decay of derivatives it remains to find conditions under which there exists a
constant \g > 0 and a function u : RY — R such that

E {eXp (—2 /0 tA(Xﬁ”)ds)] < u(x)e 2, (55)
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This is the scope of this section. Clearly, a case under which the estimate follows
immediately is the one in which the function A is bounded below by a positive constant
ie. A(I) > X > 0.

We can consider the weaker situation in which A > 0 and there is some set F' such
that A\(x) > Ar > 0 for some positive constant Ar and for every x € F. Then we require
that the process spends a positive proportion of time in the set F' (see Note . More
precisely, the following holds.

Proposition 5.1. Let Xt(z) be the solution of the SDE . Suppose that there exist
some set F C RN and a constant r > 0 such that
1 t
Z/ 1p(Xds >r P—a.s, for all z € RV, (56)
0
Let A : RN — R be any functiorﬁ such that A\(x) > 0 for every x € RN and there is a
positive constant \p such that AN(x) > Ap > 0 for all x € F. Then, for allt > 0, we have

E [exp (-2 /Ot)\(XS(x))ds)} <E {exp (—Q/Ot AF]lF(XS(x))ds)} <exp (=2rApt). (57)

Moreover, let Py be the semigroup associated with and V' a direction along which such
a semigroup s differentiable. If, additionally, the vector field V' and the function A satisfy

the assumptions of Theorem combining and , one obtains
VPf ()] < eV flloo, for all f € Dy(RY),z € RN ¢ >0.

We can view (56| as a form of recurrence. We can revisit this idea by using the large
deviation principle for occupation measures introduced by Donsker and Varadhan. In a

series of papers [10]- |13] Donsker and Varadhan introduced conditions to obtain a large

)

deviation principle (LDP) for the occupation measure of Xt(gC , i.e. for the random measure

o 4) = 7 [ LX), (59)

We briefly recall that the occupation measure [j satisfies a large deviation principle if
there exists a rate function I : M — R such that

1
limsup — log(P(lf € C)) < — in(f)[(u), for all closed sets C' C M (59)
t—o00 ne
1
limsup — log(P(lf € O)) < — inf I(n), for all open sets O C M. (60)
t—oo L neo

Note that (€2, F,P) is the probability space on which the stochastic process X; is defined.
Here M is endowed with the weak topology. We do not give details on this notion and
refer the reader to [10]- [13]. For our purpose it is important to recall that if the occupation
measure satisfies a LDP with rate function I : M — R (here M denotes the space of
probability measures on R) then for any weakly continuous functiona]ﬁ U: M — R and

3At this stage we do not assume that A(z) is the function appearing in the LOAC.
4A functional ¥ : M — R is weakly continuous if given a sequence of measures ju, which converge to
a probability measure p in the weak topology then W(ux) converges to W(pu).
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compact set K C R, we have
1
lim —log sup/ exp (—t¥ (I} (w, ) P(dw) = — inf [¥(u) + I(n)]. (61)
t—oo t ek Jo HEM

If \:RY — R is a continuous function we may take ¥ : M — R to be

W(p) = / Ay)uldy).
RN
Then (61)) becomes

lim %log sup E [exp (—2 /0 t)\(Xs(x))dsﬂ = — inf { /R i 2A(y)pl(dy) + I(w)|.  (62)

zeK HEM

Proposition 5.2. Let Xt(z) be the solution of the SDE . Suppose the occupation
measure satisfies a LDP with rate function I and assume there is a continuous
function X : RN — R such that holds for some vector field V. If

nf |2 [ 2wty + 160 >0 (63)

HeEM
then for each compact set K C RY there exists a constant Cx > 0 such that
sup| VP, f(2)] < Cre ™|V flle,  Vf € Dv(RY), (64)
reK

for some \g > 0 (independent of the compact set K ).

We recall that in [13] a set of conditions is given in order for the occupation measure
to satisfy a LDP. These are stated in Hypothesis below []

Hypothesis 5.3. Let Xt(m) be the solution of and L be the corresponding generator.

(1) There exists a function = : RN — R and a sequence u,, € D(L) (here D(L) denotes
the domain of the operator L : D(L) C Cy(RY) — Cy(RY)) such that the following
properties hold:

fla) The set {x € RN : Z(x) > ¢} is compact for each { € R;

1) For alln € N,z € RY we have u,(x) > 1;

llc) For each compact set K C RV,

sup sup u, () < oo;

r€K neN
(@d) For each x € RY,
. Lug(z)
1 ==(x);
lim -y = @) (63
(e) For some A < oo
ap £l < (66)

neN,zeRN Uy (T )

(2) Assume that the law of Xt(x) admits a density p(t,x,y) with respect to Lebesque
measure on RY such that for all z € RV :

SHere such conditions are stated in our notation and setting.



24 D. CRISAN, P. DOBSON AND M. OTTOBRE

a) p(1,z,y) >0 for almost all y € RN
b) The map x — p(1,z,-) is a continuous map from RN to L.

Note 5.4. Let us comment on the above hypothesis.

e The first set of assumptions, Hypothesis |5.3||(1a)H(1e)}, are sufficient for an upper
bound in the large deviation principle to hold, i.e. there is a rate function [ : M —
R such that holds. One strategy to construct the sequence w, appearing in
Hypothesis is as follows: first we find a pair of functions u, = : RV — R such
that

Lu(z) = Z(z)u(zx)

and we require that u > 1, Z(x) is bounded above but tends to —co as |z| = oo;
we then construct the sequence {u,}nen by defining u,(x) = u(nf(x/n)) where
6 : RN — RY is a smooth function such that for each component i € {1,...,d}
we have 0(—z)" = —0(x)" and

v 0<y <L
0(y)" = ¢ smooth and increasing, 1<y’ < 2;
2, yt > 2.

The second set of assumptions, Hypothesis , are sufficient for a lower
bound in the large deviation principle, i.e. under Hypothesis [5.3//(2h)H(2b)| there
is a rate function I : M — R such that holds. Note that in the case when
satisfies a uniform ellipticity condition, i.e. there is some constant v > 0 such
that Vi(x) > v > 0 for all z € R, then Hypothesis ([28)H(2b)| are satisfied (in
contrast, under the weaker UFG condition — see Appendix [A] - this latter set of
assumptions is not satisfied).

e Note that Hypothesis[5.3[(lh)| implies that = is not bounded below, while Hypoth-

esis |5.3|[(1d)| and Hypothesis |5.3|[(1e)| imply that = is bounded above by A.
U

By [12, Theorem 7.2 and Theorem 8.1] under Hypothesis the limit in holds
with
Lu
e (67)
w€D(L),u>0 RN U
Note that the rate function I is always non-negative (just take u = const). In order to
prove that implies ([5) when Hypothesis is satisfied it remains to show that the
right hand side of is positive. Note that by Fatou’s lemma and we have

I(p) Zliminf/ —EundMZ/ —Zdpu.
RN RN

n—o0 Up,

In particular

inf VRN AMy)u(dy) +I(u)] > inf [ (AMy) —E(y))u(dy).

neM HEM JpN

We have therefore proven the following.
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Proposition 5.5. Let X" be the solution of the SDE with X" = x. Assume that
Hypothesis holds and there exist some continuous function X : RY — R and a constant
o > 0 such that 2\(x) — Z(x) > 2Xg for all z € RY. Then for each compact set K C RN
there is a constant Cx such that

¢
supE {exp (—2/ A(Xﬁx))dr)l < Cge M0 vt > 0.
0

zeK

Note 5.6. Note that since = tends to —oo as x — +oo, for |z| sufficiently large we have
=(z) < 0 in which case the condition 2\ — = > 2), is weaker than the requirement that
A > Ao > 0 for |z| sufficiently large. In Example we illustrate a case in which we are
able to find a constant \g > 0 such that 2\(z) — Z(z) > 2\ for all x € R but A\(zg) < 0
for some zg € R.

Hypothesis [5.3]is stronger than we require in order to control |VP,f(x)|. Indeed all we
require is an upper bound for the left hand side of and we can achieve this under the
following conditions.

Hypothesis 5.7. (1) With the same notation and setting as Hypothesis there
ezist a function = : RN — R and a sequence u,, € D(L) such that conditions |(1b)

-[({@e)| of Hypothesis[5.3 hold.

(2) There exist a constant Ao > 0 such that
2M(z) — Z(z) > 2X0 > 0. (68)

In particular we are no longer assuming that = is unbounded from below, which was
required by Hypothesis (1| (see Note ; instead, we require the existence of some
constant Ay > 0 such that (68) holds. Hypothesis (1) is weaker than Hypothesis
and the price we pay is that (68)) is harder to satisfy than when = was unbounded, however
we will see in Example |6.3|that Hypothesis is satisfied although Hypothesis |5.3|is not.

Theorem 5.8. Assume that Hypothesz’s holds for the SDE . Then holds with

u(z) := lminf, e u,(x) (where {u,} is the sequence appearing in Hypothesis[5.7).
Moreover, let Py be the semigroup associated with (10) and V' a direction along which

such a semigroup is differentiable. If, additionally, (54)) holdﬂ then combining and

, one obtains
VP @) < u(@)e ™ VIIL,  forall f € Dy(RY),z €eRY,120.  (69)

Proof of Theorem[5.8. Define
t Xéz)
un (X)) exp —/ %())ds :
0 un(Xs")

By the Feynmann Kac formula, 1, solves the initial value problem

Un(2,0) = u,(z).

Up(z,t) =E

(70)

6Tf the vector field V' and the function A satisfy the assumptions of Theorem then holds.
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Note that u, is also a stationary solution to this PDE, indeed
L,

n

By [15, Theorem 5.7.6] there is at most one solution to in the class C1?(RYN x [0, T]; R)
for each T' > 0 and hence we have ¢, (z,t) = u,(z), that is

. L (X
o [ /’f Lun(X7)
P 0 un(X) '

t ()
liminfexp | — / %ng))ds
n—o00 0 uﬁ,(sz )

Now using the continuity of the function exp we can exchange the liminf and exp

t ()
(=)
n—oo Jo U, (XS )

Again by reverse Fatou’s lemma which is justified by

t X§x)
exp | — / lim sup %())ds
0 n—ooo u, (X))

=2 {exp (— /OtE(Xy))dsﬂ

here we have used to justify the last line. Now using we have

u(z) > E [exp (—2 /Ot AMXds + 2)\0t>] .

Lu,

w, = Lu, — Lu, = 0.

up(z) = E

Using that u,, > 1 we have

up(z) > E

By Fatou’s lemma

u(x) = liminf u,(z) > E

n—o0

u(z) > E

u(z) > E

That is,

as required. O

6. EXAMPLES AND COUNTEREXAMPLES

Example 6.1. Consider again the SDE (31). If &'(z) < —X¢ < 0 for some constant
Ao > 0 then one can deduce exponential decay of the derivatives of the semigroup from
the results of [8]. Here we prove that the derivative estimates hold also when ¢’ < 0.
More precisely, assuming b(x) is unbounded (both above and below), we show below the
two following facts: i) if ¥'(z) < 0 for every z then holds for V. = Vi = 0,; ii) if
b'(z) <0, then the same conclusion holds, provided Hypothesis is satisfied with some
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= such that =(z) < 0 for all z where 0'(z) = 0. An example of a function b(x) which falls
in the case i) is b(x) = arctan(z) log(2 + 22).

For equation (31)) we have Vy(z) = b(x)0,, Vi(x) = 0,. The Local Obtuse Angle Con-
dition (7) is satisfied with A(z) = —V/(x), therefore by Theorem holds. However
since b’ is not necessarily uniformly bounded away from zero we do not immediately ob-
tain (64]); in order to obtain exponential decay we instead use the strategy of Section .
In Lemma we show that Hypothesis |5.3| holds for when 0'(z) < 0 for all z € R.
By using Proposition , in order to obtain it is then sufficient to show

R N /
Ao 1= ulél/a [[(,u) 2/Rbdu] > 0,

where we recall that [ was given by . To prove the above suppose, for a contradiction,
that A9 = 0; then there exists some sequence of probability measures { i }ren such that

) =2 [ V() < ¢

for every k € N. Now by Markov’s inequality,
A— fR Ed/ubk
A+Y

where Z and A are as in Hypothesis [5.3] so that Z(z) < A for all z € R and Markov’s
inequality is applicable. By the definition of I and Fatou’s lemma we have

Luy,
I(pg) Zliminf/— 4 dpuy, Z/—Eduk.

L= <
w{r e R:Z(z) < -1} < AR

which implies that {p} is tight since {x € R : Z(x) < —¢} is compact for all . By
Prokhorov’s theorem we may take a weakly convergent subsequence; let i denote the
limit of such a subsequence. Then

pr({r eR: A—Z(x) > A+ (}) <

This gives

/ b (y)uldy) = 0. (71)

However b’ < 0 so we have a contradiction. This proves that holds for the SDE ([31]).

By following the same reasoning as in the above, we can also consider the case when
b < 0, provided Hypothesis holds for some = such that Z(z) < 0 for all x where
b'(z) = 0. Indeed by we must have that p({z : 0’ < 0}) = 0. Therefore if Z(x) < 0
whenever b’ = 0 then we have

0= I(u) — 2u(t)) > /

R

(20 (y) — Z(y))dply) = / Zdp > 0

b'=0
which gives again a contradiction. U

Example 6.2. Consider the SDE
dX, = (2arctan(X, — 5) — X,)dt + V2dB,. (72)
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2arctan(x-5)-x
Alx)

FIGURE 2. A plot of Vy(z) and A(z) for the SDE (72)), see Example .

For this example we will show that holds. Indeed we have V = (2 arctan(x—5)—x)0,,
Vi = 0,, and then is satisfied with
2

1+ (z—5)%

Now we may apply Theorem and see that holds provided does too. To show
(55)) we shall use Theorem [5.8 Note that Hypothesis is satisfied by Lemma .

We emphasize that in this example the function A is bounded below by —1 and does
take negative values. In Figure |2l we plot both Vj(z) and A(z). By Lemma we have
that Hypothesis [5.7]is satisfied with = = 0.25 + 0.5(2 arctan(z — 5) — ) tanh(0.5z). Then
by Theorem we have that follows provided we can find a Ag > 0 satisfying .
From Figure |3) we can see there is a constant Ay > 0 such that holds for all z € R,
hence by Theorem [£.4] and Theorem [5.8 we have

10.P:f ()| < cosh(0.52)e™|0, f | o-

The above has been obtained by taking u(x) = cosh(0.5x), which we are allowed to do
thanks to the proof of Lemma (with a = 0.5).

Example 6.3. Here we continue Example , i.e. we consider again the SDE (48)).
Our goal is to show that the weak error of the Euler approximation of converges to
zero uniformly in time; that is, we want to show that (20) holds. We notice in passing

AMz) =1

that this is the case despite the fact that the SDE (48)) does not satisfy the Lyapunov
conditions (and it does not satisfy ([75)) for any confining polynomial function G, see
Note [6.5). To show (20, by Theorem it is sufficient to check that Hypothesis
holds. It is immediate to see that Hypothesis @ and @ are satisfied. Hypothesis
is satisfied as well thanks to Lemma Let us come to explain why this is the case.
In the case at hand the only assumption of Lemma which is non-trivial to check is
the inequality (53)). Notice that (53) is just with A\(z) = —0/(x), b(x) being the drift
in (48). Therefore, to obtain (53)), we use Theorem [5.8/ In turn, to apply Theorem [5.8]
we must verify that Hypothesis holds. This is done in Lemma where we show

that satisfies Hypothesis with

1 1
(x) = 173 arctan(x) tanh <§> .

(1]
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FIGURE 3. A plot of 2\(z) — E(z) for the SDE ([72), see Example

From the proof of Lemma [B.6|one can moreover see that holds with u(x) = cosh(z/2).
In Figure [4 we can see there is a constant] Ay > 0 such that 2A(z) — Z(z) > 2\, for all
x € R, hence by Theorem [5.8 we have

E [exp (—2 /0 t ﬁds)} < cosh(z/2)e 2",

To summarise, Hypothesis is satisfied with u(z) = cosh(x/2). As shown in Note
B.4] because the coefficients of this SDE are bounded and have bounded derivatives,
verifying Hypothesis @ reduces to showing ; this follows from Lemma . Finally
Hypothesis is verified for this example.

Note that another consequence of is that the SDE decays to equilibrium
exponentially fast. One can check directly that admits an invariant measure and
such an invariant measure has a density with respect to the Lebesgue measure on R given
by

1
,U(ZU) — E /1 4 x2€72arctan(:p)7

"One can find numerically that C' is about 0.267.
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FIGURE 4. A plot of 2\(z) — Z(z) for the SDE (48), see Example
where Z is a normalising constant. Then for f € C}(R) we have

—/Rf(y)u(y)dy‘ = /Pt ’

- /kmf@>—PJ@»uwm4

= [ [ opserdanty >dy‘

ﬂum—M//cmmem>
K@) loe™"

_ /R/: cosh(z/2)dzu(y)dy

which is finite for all x € R. O

Here

Now we consider an example which does not satisfy Hypothesis and we can see
numerically that for this example the conclusion of Theorem does not hold.

Example 6.4. Consider the two dimensional SDE

dX}! = X}dt

dX? =+/2X]odB,.
Here Vo = 2'0,1, Vi = 2'0,2. It is shown in [2, Example 6.9] that for this example the
Obtuse Angle Condition () is satisfied (by V = V;) with A = 1 and therefore the deriva-

tives of the semigroup decay exponentially fast. However the moment bounds -
on the Euler approximation of do not hold true. Indeed, both the second component

(73)



31

of the stochastic process X? and the second component of the Euler approximation Yti’i)
are distributed according to a Gaussian random variable and one can show

Var(X}) =e* — 1

52y _ o(1+0)" —1
Var(Y,” ) =2 45

Un(t)

Moreover, in Figure [5| we see that as ¢ tends to oo the difference between the variance
of X}? and Y;i’i) diverges. In particular, this implies that the Euler Approximation does
not weakly converge uniformly in time.

O

Note 6.5. Here we make some comments on the relation between i) decay of derivatives
of the semigroup (i.e. estimates of the type or (5)); ii) uniform in time moment
bounds for the Euler approximation (i.e. bounds of the type (17)-(19)); iii) uniform in
time convergence of the Euler approximation (i.e. (3))); and Lyapunov conditions of the
type or .

e In [28] the authors show that Lyapunov conditions of the type are not robust
under discretization, and indeed ergodicity may be lost after discretising, see |28,
Section 6] and references therein for a complete discussion. In Example we
exhibit a simple one dimensional SDE (similar to the one presented in [28, Section
6]) which does satisfy and the property i); however the bounds ii) and the
uniform weak convergence iii) only hold if the step-size is chosen to be small enough
(the “smallness” is determined by the size of the initial datum).

e In [36, Section 3.1] the authors show that, in the case of elliptic SDEs, the Lya-
punov condition implies the bounds ii). Here we exhibit an example, Example
6.7, where is satisfied and (despite the fact that the noise is degenerate) ii)
does hold. However does not.

e Finally, the SDE in Example does not satisfy and it does not satisfy
for any confining |§| function G' with polynomial growth; however Theorem [3.2
applies to such a dynamics and therefore does hold. We note that while (|75|)
does not hold for any even polynomial function G, it does hold for G = cosh(x),
see (B.14)).

Example 6.6. Consider the one-dimensional SDE
dX, = (=X} — X,)dt + V2dB,. (74)

Let us start by observing that the function G(z) = 1+ 2? is a Lyapunov function for such
an SDE in the sense that, if £ is the generator of , then one has

(LG)(x) < —cG(z) +d (75)

for some ¢,d > 0 (with a calculation completely analogous to the one in [28, equation
(6.9)]). Moreover, a straightforward calculation shows that the second moment of X; is
bounded uniformly in time, i.e.

E|X|* <C,

8The function G is said to be confining if G(z) — oo when |z| — oo.
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FIGURE 5. This figure is a plot of Var(X?) and Var(Yti’i)) when § = 1073,
for the SDE (73).

for some constant C' independent of time. However the same is not true for the corre-
sponding Euler approximation. More precisely, by following the same argument as in the
proof of [28, Lemma 6.3] one can show the following:

if E[(Y))]* >4+ 4/6% then E[(Y,)*] — 0o as n — 0. (76)
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FIGURE 6. This figure is a plot of the error between E[|Y;’|?] and [ y*u(dy)
for the SDE (74). Here we averaged over 10° simulations to estimate the
expectation and used the initial condition X, = Y = 4. Here p is the
unique invariant measure of . See Example for details.

In other words, if we fix a large initial datum then, in order for the second moment to stay
bounded we need to choose a sufficiently small step-size. Therefore, if the initial datum
is not small enough, bounds of the type 1} cannot hold. One can also show with
a slightly lengthy but simple calculation’| that the derivatives (up to order four) of the
semigroup generated by decay exponentially fast, namely

4
k=1

for some constant ¢ > 0. We emphasize that here V; = 0, so the above estimates are
actually derivative estimates in the coordinate direction. The plots in Figure [ and Figure
m then show that, for a fixed initial datum, if the step-size ¢ is small enough then (j3)) holds,
otherwise it doesn’t (coherently with (7€])).

2
ViIP,f (I)’ <ce ™,

O

9This calculation follows the scheme outlined in Note i.e. define the function T'(f) :=
2
Zi:l ‘Vl(k) f ‘ and then prove that holds for such a function.
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FIGURE 7. This figure is a plot of the error between E[|Y;’|?] and [ y*u(dy)
for the SDE (74). Here we averaged over 10° simulations to estimate the
expectation and used the initial condition X, = Y = 4. Here p is the
unique invariant measure of . See Example for details.

Example 6.7. Consider the two dimensional ODE
LX) = (=X} 4+ (X)X} ) dt (77)
LXE = (X} + U(X;)XP) dt

where ¥ : R? — R is a smooth bounded function such that ¥(x) = 0if |z| < 2 and ¥(x) =
—1if || > 3. This dynamics provides an example where Hypothesis @ is satisfied
(at least when 6 < 1) while Hypothesis is not; moreover, the conclusion of
Theorem does not hold, i.e. in this case the weak error of the Euler approximation
does not converge to zero uniformly in time. At the end of this example we will also add
(degenerate) noise to the above dynamics and show that the same reasoning still applies,
see below. Before moving on to looking at this example in more detail, we would also like
to emphasize that the dynamics does satisfy a Lyapunov-type condition; indeed, if
b(x) is the drift of the equation, then outside of the ball of radius three one has

z-b(z) < — x| . (78)
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To see that Hypothesis does not hold, fix some z = (z',z?) with |z| < 2; then
we may solve to find

X} = 2! cos(t) — x*sin(t)

X} = a'sin(t) + 2° cos(t).
For f € Cp°(R?) we then have
O Pif(x) = cos(t)(01f)(X) + sin(t)(02f) (Xy).

From the right hand side of the above expression we see that 0P, f(x) will not converge
to zero as t tends to oo for all f € C°(R?).
In order to prove that Hypothesis holds, we shall show that |Y;‘i|2 is bounded

independently of n. Let R, := |V |?, note that R, satisfies the recurrence relation
R = (1 + U(Y,2)5)? + 0°)R,. (79)
Suppose for some n that R, > 3, in which case ‘Il(Yti) = —1 and can be rewritten as
Roi1 = (1 — 26 + 20°)R,,.

Therefore, provided § < 1, we see that R, < R, which implies that R, is bounded
independent of n.

From ([79)) we also see that if we take the initial condition to be = (1,0) then X; will
remain on the circle of radius 1 whereas R,, will increase towards 2 and then remain in a
small region around 2 from then on. Hence

sup(|Y;1? — | X, [2) > 1.

This is also demonstrated in Figure |8 for three choices of 0 (for this figure we took ¥ €
C(R?) as described in and defined by a polynomial interpolation for 2 < |z| < 3).
Let us now add noise to the ODE and consider the system
LX} = (=X? + (X)) X}) dt + 1)x,>3dW} (30)
%Xf = (X} + O(Xy) XP) dt + 1)x,53dW?,

where W', W? are one-dimensional independent Brownian motions. Then again the space
derivatives of the semigroup do not decay to zero and the Euler approximation remains
bounded, but it will not approximate the SDE uniformly in time, see Figure [9]

O
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FIGURE 8. This figure is a plot of the error between | X;|? and |Y,?|?, where
X; is the solution of the ODE and Y its Euler approximation, for
various choices of the step-size d. As ¢ tends to zero the error does not tend
to zero, hence cannot hold.

ApPPENDIX A. UFG CONDITION

Here we briefly gather some background material on the UFG condition, which was
first introduced by Kusuoka and Stroock in [19,[20}21,23] and later further studied by
Crisan and collaborators in [3,5,/6], in particular they show that the UFG condition is a
sufficient condition to ensure the semigroup P, f is smooth in the directions Vj,), which
are defined below.

Fix d € N and let A be the set of all k-tuples, of any size k > 1, of integers of the
following form

A={a=(a",...,a"),keN:a? €{0,1,...,d} for all j > 1}\ {(0)}.

We emphasise that all k-tuples of any length & > 1 are allowed in A, except the trivial
one, a = (0) (however singletons a = (j) belongs to A if j € {1,...,d}). We endow A
with the product operation

ax = (..o 3" ... 89,

for any a = (a!,...,a") and g = (B',...,8%) in A. If a € A, we define the length of «,
denoted by ||c|, to be the integer

||| := h + card{i : a; = 0}, if a = (at,...,a").
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FIGURE 9. This figure is a plot of the error between E[|X;|?] and E[|Y;°|?]
for the SDE (80]). Here we averaged over 10000 simulations to estimate the
expectation and used the initial condition Xy = Y? = (1,0). Similarly to

what happens in Figure [§ as 0 tends to zero the error is not tending to
zero, hence cannot hold.

For any m € N, m > 1, we then introduce the sets
A, ={aeA:|a|| <m}.
Let {V; : i = 0,...,d} be a collection of vector fields on RY and let us define the
following “hierarchy” of operators:
Vig =V 1=0,1,...,d
Viasi] = [Viag Vi) aceAi=0,1,....d.

Note that if ||a|| = h then ||a*i]| =h+1ifi € {1,...,d} and ||a*i] =h+2if i = 0.
Let C{°(RY) denote the set of bounded smooth functions, ¢ : RY — R, such that

Sup ‘V[’Yl] : "V[%]SO‘ <00

z€RN
for all k£ and all vy, ...,y € A,,. With this notation in place we can now introduce the
UFG condition.

Definition A.1 (UFG Condition). Let {V; :i=0,...,d} be a collection of smooth vector
fields on RN and assume that the coefficients of such vector fields have bounded partial
derivatives (of any order). We say that the vector fields {V; : i = 0,...,d} satisfy the
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UFG condition if there exists m € N such that for any o € A of the form
a=a *i, aeA,,iel0,... d}
one can find bounded smooth functions pa s = aps(x) € CF(RY) such that
Vi (@) = > ¢as(@)Vig(z) .
BEAm

For our purposes, it is important to stress that any ellipitic process satisfies the UFG
condition and analogously, any uniformly hypoellipitic processes is of UFG type as well,
see |2]. We can define a version of the Obtuse Angle Condition for UFG processes. Indeed
in [8] it is shown that if the Obtuse Angle Condition is satisfied by all the vectors Vjy), i.e.
if

(Viags Vol ) (Vi f) < =XolVia) 1P, Vo € Ay, f sufficiently smooth (A1)
then

VigPef ()] < Ce™ > " [[Vig £l
BEAm

for some positive constants A, C' and for any f sufficiently smooth, o € A,, and = € RV,
see [8] for details.
Observe that we can equivalentlym express (A.1)) as

€ Viap, Vil(@)Viay(0)7€ < —Mol€ V(@) Vo6 €R™a€ A (A2)

At this level of generality, the Local Obtuse Angle Condition (7)) which we previously
stated just for the case d = N = 1, becomes the requirement that there is some measurable
function X\ : RY — R such that for all f sufficiently smooth

(Via)s Vol ) (@) (Vi ) () < =A@) Vi f ()P, Vo e RY Ja € A,y (A.3)
APPENDIX B. AUXILIARY PROOFS

Lemma B.1. Consider the following SDE in RY

N
dX, = Vo(Xy)dt + V2 edB], Xo=u,
k=1

where {e;} are the canonical basis vectors of RN . If the Obtuse Angle Condition (A.2)
holds for the above SDE then Vj is unbounded and X! is independent of X for eacht >0

and i # j.
Proof of Lemma[B.1]. In this case the OAC (A.2]) becomes

N
YOV ()€ < —No|¢')P, Va, £ eRNie{l,... N}
=1

Fix some ¢ € {1,..., N} and take £ = ¢;; then we have
OVi(z) < o, Ve RV
ONote that we can write (A.1)) as
V(@) [Via) Vol (@)Vig) (@) TV f(2) < =Xo|V f(2) Vi (2)]?,  Va € Ay, f sufficiently smooth.
Fix x,& € RY then by taking f € C2°(RY) with f(y) = y7¢ in some neighbourhood of x we obtain (A.2).
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Integrating the above gives Vi (z) < V(w1 ..., 21,0, Zi11, ..., Tn) — Aox; for z; > 0 and
ie{l,...,N}. Now letting x; tend to co we must have that Vj(z) is unbounded below.
Moreover, if we take £ = e; + Key for some ¢ # k then by (A.2) we have
OVy + KoVi(x) < =X, VzeRVie{l,...,NhLk#i KeR.

By considering both the cases when K is large and negative, and when K is large and
positive we must have that 9;VF = 0 for k # i. Therefore X} is independent of X7 for

1% 7. O
Lemma B.2. Consider the SDE when N =1, i.e. consider the SDE

d
dX, = Up(Xo)dt + V2 Vi(X,)dBy. (B.1)
k=1
Then we may find a vector field Uy such that X, is a weak solution to the SDE
dX, = Up(Xy)dt + V2U (X;)dW, (B.2)

for some one-dimensional Brownian motion {W,;}i>o. Moreover, if the Local Obtuse Angle
Condition (A.3)) is satisfied by the vector fields in (B.1)), then we have

Uy (2)[Ur, Vol(x) < =A(z)Uy(z)?,  for every x € R,
where Vo 1s defined by .
Proof. Define the process

dB-.

/ @J 1|v )

By the Levy Characterisation of Brownian motion (see [15, Theorem 3.3.16]), W; is a
one-dimensional Brownian motion. With this in mind, we have

dX™ = Uy(X] dt+\/_ZV dB!

d 3
= Up(X\)dt + V2 (ZM(XW)F) AW,
j=1

= Up(X ™) dt + vV2U, (X)) aw,

where we set

Since

Uy (2)Uj(x) = Uy (x Z% W (x (Dv ) => Vi)V (x)
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we have that Xt(z) satisfies the Stratonovich SDE
dX" = V(X dt + V20, (X)) o dW.
Note that
U () (U7, Vol(z) = Uh(2)*Vy (2) — Us(2)Uj () Vo(x)

sH

= S Wi(@) Vg (@) = Vi(@)V} (2)Va(x)

= " Vi(@)[V;, Vol ().

j=1
Therefore, if (A.3) is satisfied, we have

Uy(2)[U1, Val(2) < =A(2) D _[Vj(@) P = =A(@)|U (). (B.3)

j=1
U

Note that the transformation in Lemma does not necessarily preserve the UFG
condition however it will preserve a local version of it, the LFG which we recall below.

Definition B.3 (LFG Condition). Let {V;:i=0,...,d} be a collection of smooth vector
fields on RN and assume that the coefficients of such vector fields have bounded partial
derivatives (of any order). We say that the vector fields {V; : 1 =0, ...,d} satisfy the LFG
condition if for each x € R there exists some neighbourhood O of x, and some m € N
such that for any o € A of the form

a=a *1i, o' e A, ie€f0,...d},

one can find smooth functions pa.s = o ps(x) € Ci°(RY) such that

Vil(®) = > as)Vig(y) Yy € O. (B.4)
BEAm

Let us now recall that a one dimensional SDE with multiplicative noise can be recast
into a (one-dimensional) SDE with additive noise by using a Lamperti transformation,
see |15, Section 5.2.C], assuming the coefficients of the initial SDE are bounded and satisfy
an ellipticity condition.

Lemma B.4. Consider a one-dimensional SDE with multiplicative noise of the form

(B.2) and suppose the vector field Uy appearing in (B.2) is such that (B.2) is uniformly
elliptic. Then we can construct a smooth diffeomorphism h such that Yy := h(X}) is the

solution to
dY; = by (Y;)dt + V/2dB, (B.5)

for some smooth function by. Moreover, (B.2)) satisfies the Obtuse Angle condition @
with constant N if and only if by, < —X\g.
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Proof of Lemma[B.4 Consider the one dimensional SDE in It6 form (B.2). By the uni-
form ellipticity assumption there is some constant v > 0 such that U;(z) > v for all
x € R. Fix some arbitrary o € R and define the function A as follows

r o1
hlw) = / ity

Let Y; = h(X;), then Y; is a strong solution of the SDE (B.5)) where

Uo(h™ W) oy —1g, 0y @ Vo™ (1)
Uy (h=\(y)) Ui(h™(y)) —Ul(h—l(y))'

The derivative of by is given by

by (y) =

/ )
bY (y) Ul(hfl(y))g dy (y)
U1, Vol (b~ () Ur (A ()

Ur(h='(y))? '

From the above the statement follows. O

Lemma B.5. Consider the one dimensional SDE (34). If the UFG condition (see Ap-
pendix and the LOAC hold then for all x € R,

span(Vi(z)) = span(Viy(z) : a € Ay,). (B.6)

Proof of Lemma[B.3 Fix some xq € R; if Vi(zg) # 0 then we have span(V;(x)) = R and

follows immediately.
If Vi(x0) = 0, we want to prove by induction that Vi(z¢) = 0 for every a € A,,. To

this end, suppose Vjq(29) = 0 for some o € A,,; then we may use Taylor’s theorem to
obtain the following expansions

Viay (%) = Vg (20) (z — 20) + O((2 — 0)%)

Vi () = Vi (o) + Vi (o) (z — o) + O((& — 0)?)
Vo(x) = V(o) + Vg (x0)(z — m0) + O((z — 20)?)
V() = Vg (o) + Vg (o) (z — o) + O((x — x9)?)
Vi(z) = V(o) (2 — z0) + O((z — m)?).

Here O((z — x9)™) denotes functions f such that for some neighbourhood of ¢, there is
some constant C' > 0 such that

|[f(@)] < Clo —xo|".
Substituting these expansions into the definition of [V}, Vo] we have

[Viag, Vol(z) = Via) () V5 (2) — Vo(2) Vi ()
= Vi (w0)Vo(20) — Vi (20) Vo (o) (z — o) + O((2 — 20)*).

[0}
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Then, expanding the left hand side and right hand side of , we have
Via) () [Via), Vo] (2) = (Vi (o) Vo (o) (z — o)
— Vi () Viey (0) Vo (o) (& — 20)* + O((z — x0)°?)

and
Vi) (@)[* = Vi (w0)* (& — 20)* + O((z — 20)*);
hence, by ,
— Vi (20)[PVo (o) (= — o) — Vi (20) Vi (20) Vo (o) (& — w0)* < =A(2)Viy (w0)*(x — m0)?
+O((z — x0)?).
Rearranging the above gives

(x — )*

Vi)V (20T < (W (a0 VooV, (20) — M) Vi (20)?) +O((z—1)?).

|w — x| ~ |z — o
Suppose that Vo(zo)V[, (zo) # 0; then letting = tend to zo, we obtain a contradiction.
Therefore Vo(xo)V,, (o) must be equal to zero which implies that [V}, Vo](20) is equal to
zero as well. Moreover, since Vj(x0) = Vja)(z0) = 0, we also have [V}, V1](z9) = 0. Then
by induction we have Vjy(29) = 0 for all a € A,,. This concludes the proof. O

Lemma B.6. Consider the SDE (31)). If there exists R > 0 such that sign(xz)b(z) < 0
whenever |x| > R then Hypothesis holds with the sequence u,(z) as in (B.7) below
and

Z(z) = o® + ab(z) tanh(ax) ,

where o > 0 is any positive constant. Moreover, if b is unbounded (both above and below)
then Hypothesis also holds.

Proof of Lemma[B.g Let u(z) = cosh(az) and define § : R — R as in Note [5.4 Then
Hypothesis [5.7] is satisfied with the functions

up(z) = u (né’ <%>> : (B.7)
Z(z) = ab(z) tanh(ax) + o,

as we come to explain. By construction u,(z) < u(x) for all z € R and n € N, so for each
compact set W C R

sup sup u,(x) < sup u(z) < oo,

zeW neN zeW
so Hypothesis [5.3|[[lk)] Now for fixed z € R and n > |z| we have u,(z) = u(z) and
Lu(zx)

= ab(z) tanh(az) + o = Z(x),

u(x)
therefore Hypothesis [5.3[/(1[d)| is satisfied. Moreover we see that if |z| < n then
Lu,,

Unp,

< E(z) < Ay,
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where A; is the maximum value of Z. Now if |z|> 2n then u,(x) is constant and we have
Lu,

Unp

= 0.

However if n < |z| < 2n then

Eun(x) _ 1 (T 21 n (L xz o0 (T
@) (ab(az)@ (E) +a EH <ﬁ>) tanh (om9 <ﬁ>> +a“f (ﬁ) :
We may assume that n is sufficiently large that b(z)tanh(anf(%)) < 0. Then since 0 is

increasing on [1,2] and is an odd function we have that b(z)60'(x/n) tanh(anf(x/n)) < 0
thus

_i“(@;) <o (2 tanh (and (2)) + 020’ (£) <2 sup (9 ()| + )] = 4z

Therefore holds with A = max{A;, A>}.
Moreover, if b is unbounded (both above and below) and sign(z)b(z) < 0 for z suffi-
ciently large, we see that the set {x € R : Z(x) > ¢} is compact for each ¢ € R. O

Proof of Theorem- Analogously to the one-dimensional setting we shall denote by
Jy=JF = X ) the N x N matrix valued process which denotes the derivative of X
with respect to x; this exists by |18, Theorem 7.3] and can be viewed as the solution of

dJE = (aa U0> (X det+\/_2( > (X NJrdB:, JE=1d. (B.8)

With this notation in place, we rewrite derivatives of the semigroup in terms of derivatives

of the process X*

have

. By a completely analogous argument to the proof of Lemma m we

VP f(z) = E[V (X)) IV ()] (B.9)

for every z € RY and f € Dy(RY). For clarity we emphasize that here V f(X\") denotes

the gradient of f evaluated at Xt($) and that on the LHS of V' is intended as a
differential operator while on the RHS we view it as a vector field. Let us introduce the
two parameter random process {I'Y, }o<s<¢, defined as follows:

2

MY, = [V T v (X )
Notice that by we have

2
VP < B ||V avio)| | - B
and moreover, (using that f belongs to Dy (R")) we may estimate I'y, by

Iy, = [VAX) < IVFIL.
Hence to prove it is sufficient to prove the following inequality

Elly,) > E [exp <—2 /Ot )\(Xs(x))ds) P,Zt] : (B.10)
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We will use [31, Equation (2.63)] which, in our notation and setting, can be written as
d
AV GT)) = IV VGGt + V2 IS VA VI edBE. (B
Because of our commutativity assumption, the commutator in front of the noise in (B.11|)
disappears; with this in mind we obtain
a (J VNV AT = Ve VIS W ) i
+ I V) Vo, VI T () .

Integrating from 0 to s, multiplying by Vf(Xt(x))TJt on the left and JtTVf(Xt(x)) on the
right one gets

)Vf N 1V (x| = ’Vf(Xt(”))TJtV(a:) i

#2 [ VI R Ve VIV XY O, )TV S

T

As in the one dimensional setting we may define fs; = f o @, so that (V[ (X S(x)))T
(VAXENT I, J71, and we have

IV £t X = [V foul)? +2 / Vo, Voo (XN £, (X9

0

Now we may apply and obtain
VI XED" = |V fosle) P +2 / MV fra(X9) P
We can rewrite this in terms of F;{t as
IV, >Ty, +2 / S AX DY dr.
0

That is,

exp (—2 /S()\(X v ))dr) Iy, >Ty, (B.12)

0

Taking expectations and setting s = ¢t one obtains . This concludes the proof. [

Lemma B.7. Let Xt(x) be the solution of the one-dimensional SDE (48). Then
sup E[cosh(X})] < oo. (B.13)

>0

Moreover, let {Y, },en denote the Euler approzimation of {X } with initial condition x;
then there exists some 0* > 0 such that for all 6 € (0,0%) we have

sup Efcosh(Y,’)] < o0.
neN
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Proof of Lemma[B.7]. Start by observing that for any « € (1,7/2) we may find 5 € R
such that the following inequality holds

— arctan(z) sinh(z) < § — accosh(z), for every x € R. (B.14)

This implies that cosh(z) is a Lyapunov function for the SDE or, more precisely, we
have

L cosh(x) = — arctan(z) sinh(z) + cosh(z) < 8 — (o — 1) cosh(x).
Then by [29, Theorem 2.1] this implies that (B.13]) holds. Now by we have
E[cosh(l@iﬂ)] = E[cosh(Y,? — arctan(Yy)d + V2AB,,)]
= E[cosh(Y;? — arctan(Y,’)s) cosh(vV2AB,,)]
+ E[sinh(Y,? — arctan(Y;’)d) sinh(V2AB,,)].

Now using the independence of Y;i and AB; and the fact that AB, is distributed
according to a Gaussian random variable with mean zero and variance § we have

E[Cosh(YtiH)] = ¢’E [cosh (Y} — arctan(Y;’)d)] . (B.15)
By Taylor’s theorem we know that there exists some § = (Y, ,§) € (0,1) such that
cosh (V) — arctan(Y,)§) = cosh(Y; ) — arctan(Y;’ ) sinh(Y}’ )§
+ % arctan(Y;’ )?0% cosh(Y,? — 6 arctan(Y,?)). (B.16)
Note that if [V’ | > /2 then cosh(Y; — 65 arctan(Y,?)) < cosh(Y,?) otherwise cosh(Y;? —
06 arctan(Y,” )) < cosh(md/2), so overall
cosh(Y; — @8 arctan(Y;’)) < cosh(rd/2) + cosh(Y,?). (B.17)
Hence we can bound the right hand side of from above using that and
, to obtain

2 2
cosh (V) — arctan(Y,)§) < cosh(Y} )+(B—a cosh(l@i))é%—%éz cosh(Yti)—i—%(SQ cosh (gd) :

Substituting this inequality into (B.15) we have

w2 w2 m
E[cosh(Y,? )] < e’(1 —ad + §(52)E[cosh(Yti)] + €236 + ¢ —8% cosh (—5) :

tn+1 3 5
By recursion on the right hand side of the above inequality we get
b(1—a"
Elcosh(Y})] < E[cosh(Yy)]a"™ + %
—a

where a = €’(1 — ad + %252) and b = €30 + 65%252 cosh (26). Now note that for &
sufficiently small we have that 0 < a < 1, in which case

b
1—a

This gives the required estimate since a and b do not depend on n. 0J

Efcosh(Y;?)] < E[cosh(Yy)] +
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Proof of Lemma[{.10. We shall only prove for 2P, f(x) as the other estimates follow
by a simpler version of the same argument. Recall J; is defined as J; = %Xt(m) and we

can similarly define higher order derivatives as J\™ = %Xt(x).
Using the chain rule and then taking expectations, similiarly to Lemma 4.3 we obtain

%mﬂszP@a@wﬁwﬂ%m%ﬁﬁ” (B.18)
+3fu%“xﬁ”f+4¢wxﬁhﬁﬁ@+f@%”wﬁﬂ (B.19)
< K|l leseE [+ 121+ ()2 + 31 I& 4+ 10 (B-20)

Now we proceed by estimating each of these terms in turn. Note that in the case at hand

simplifies to
Ay = VXt (B.21)
which we can solve to find

t
J; = exp ( / b'(Xy))ds) . (B.22)
0
Differentiating (B.22) we obtain the following expressions for the higher order derivatives,

t
JP =, / b (X)) Jds
0

t t
i = ([ oz s [ vxenspas)
0

0

t
+ﬁ?/WM@mm
0
t
JW = ( / B (X @)TP 4 363 (X)), @ + b”(Xﬁ”))Js(?’)dS) T
0
t
+ ( / 363 (X @) 72 + 2b”(Xs(’”))Js(2)ds> J®
0

t
+J% / b (X)) J,ds.
0

From here it is straight forward to see that the conclusion holds.
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